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AssTRACT: In this study, a theoretical foundation and stability analysis on the Discrete-Time Feedback Error
Learning (DTFEL) method is discussed. The motivation to propose this method is to develop it as a ready-
to-use digital controller. However, it is presently available only for controlling a stable and stably invertible
plant. This limitation is an obstacle to apply this method to the real systems where most plants are non-
invertible. This study proposes a method to relax this constraint. This extension is based on the addition of
a prefilter. Additionally, same as another type of adaptive controlled systems, DTFEL alone is very sensitive
to the system disturbance and it may cause the system to be unstable. This robustness problem can be solved
by integrating the Anti-Fluctuator(AF) to DTFEL system. The analysis shows how the system fluctuation is
removed. Some numerical simulation results are given to illustrate the effectiveness of the method.

Kevworps: Discrete-time system, Feedback Error Learning, strictly positive realness, learning control, Adaptive
control, feedback and feedforward control, anti-fluctuator.

INTRODUCTION

Neuroscience and systems theory play
complementaryrolesin understanding the mechanisms
of adaptive systems. Neuroscientists are faced with
complex, high performance adaptive systems and try
tounderstand why they work so nicely. Systems theorists
tend to start from simple, idealized systems but try to
prove rigorously how they perform under well-defined
conditions. Doya and his group' introduced some
examples of converging efforts from both sides towards
understanding and building adaptive autonomous
systems, and aim to promote future collaboration
between the neuroscience and systems theory
communities.

The biological motor system is acceptably
considered asanideal realization of control. It consists
ofactuators, sensors and controllers, like usual control
systems do. Unlike artificial control systems, however,
it exhibits much higher performance with great
flexibility and versatility in spite of the nonlinearity,
uncertainties and large degrees of freedom of animal
bodies.

Kawato and his group’ proposed a novel
architecture of the brain motor control called Feedback
Error Learning (FEL) method which isa two degree of
freedom control system and consists of an adaptive
feedforward controller and a fixed feedback controller.
For linear time-invariant systems, the stability of this
scheme was theoretically discussed by many

researchers!=.

However, all the presented theoretical results are
for continuous-time systems. They must be modified
before implementation to the real systems. Thisis due
to the fact that a today controller becomes computer-
based. The transformation from continuous-time
system to the discrete-time one may create some
problems in the stability of the system orlead to poor-
tracking performance.

The motivation of this study is to propose the new
theoretical control knowledge for the discrete systems
that are able to directly applied to the real controller.

Thisstudy aims to establish a new theoretical ground
and improvement of the Discrete-Time Feedback Error
Learning (DTFEL) method. In the first part of this paper,
the mathematical knowledge which is useful for
analyzing the DTFEL system, is briefly discussed. Then,
the stability of the DTFEL system is analyzed. This
analysis is based on the strict positive realness, under
the assumption that the plant is stable and stably
invertible. However, the extension to the noninvertible
cases is consequently discussed. In this study, the
extension is proposed by integrating the prefilter to the
system. After that, the robustness problems due to the
system disturbance of DTFEL are discussed. Thisstudy
suggests the solution to this problem by integrating the
Anti-Fluctuator(AF) to DTFEL system. The analysis of
the integrated system is also explained. Finally, the
simulation results is demonstrated to illustrate the
effectiveness of the method from this study.
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Notations
Throughout this study, a fairly standard notation is
used. The overview is as follow.

V... [Pl the smallest eigenvalue of p .

1A |l=ir(ATA) = \/Zw a; the Frobenius norm.

(A,B,C,D)=D+C(zl-A)'B aminimal realization.

H'(z)  the complex conjugate transpose of H(2).
pr positive real.

s.p.r.  strictly positive real.

PE persistently exciting.

Mathematical Preliminaries

In this section, the mathematical requirements to
analyze the DTFEL method in the next section are
discussed. The main and most important area is to
study the strictly positive real system.

Definition 1 * A square matrix H(z) of real rational
functions is a positive real (p.r.) matrix if

(d1) H(2) has elements analytic in |z] > 1.

(d2) H'(2) + H(2) is positive, semidefinite and
Hermitian for |z] > 1.

Condition (d2) can be replaced by

(d3) The poles of the elements of H(z) on |zl =1 are
simple and the associated residue matrices of H(2) at
these poles are 0.

(d4) H(e®) + H'(e?) is a positive semidefinite
Hermitian matrix for all real 8 for which H(e'?) exists.

Definition 2 * A rational transfer matrix H(z) is a
strictly positive real (s.p.r.) matrix if H(pz) is p.r. for
some 0<p<1.

Given Definition 2, a necessary and sufficient
condition in the frequency domain for s.p.r. transfer
matrices in the class X can be defined as following.

Definition 3 * An nxn rational matrix H(z) is said
to belong to class X if H(z) + H'(z") has rank n almost
everywhere in the complex z-plane.

Theorem 1 * Consider the n xn rational matrix
H(z) € R given in Definition 3. Then, H(z) is a s.p.1.
matrix if and only if

(a) All elements of H(2) are analytic in |z| > 1,

B HE)+H" (¢7?)>0,V8 e [0,27[] :

Lemma 1 (Discrete-time version of Kalman-
Yakubovich-Popov) * Assume that the rational transfer
matrix H(z) has poles that liein |z < 7, where 0 <y < 1
and (A, B, C,D)isaminimal realization of H(z) . Then,
H(y2)iss.p.r., if and only if real matrices P =P'> 0, Q
and K exist such that
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A'PA-P=-QQ" —(1-y*)P,
APB=C" —QK,
K'K=D+D" —B'PB.

Remark

If L(2) is a stable transfer function, for a given
constant @, there exists sufficiently large K such that
%(L(z)+K)7l iss.p.r..

Consider the linear discrete-time varying system
given by

x(k+1)=A(k)x(k)+ Bk u(k),
¥ = Cllox(k), =

with A(k), B(k) and C(k) being appropriately
dimensioned matrices.

Lemma 2 ° Define l//(k],ko) as the state-transition
matrix corresponding to A(k) for the system (1), i.e.

wk, k) =115 AR) . Then, if [ly(k kIl < 1,

Vk,,k, 20, the system (1) is exponentially stable.

Lemma 3 ° If A(k) = I - Bp(k)¢'(k) in System (1),
where 0 < < 2 and ¢(k) is a regressor vector of past
inputs and outputs, then [[¢(k kIl < 1 is guaranteed

if there is an L > 0 such that ;5" (k)¢ (R) >0 for

allk. Then, Lemma 2 guarantees the exponential stability
of the system (1).

Definition 4> An input sequence x(k) is said to be
persistently exciting (PE) if there exist y> 0 and an
integer k, > 1 such that

- sz $()¢" (k >} 7k 20, (2)

Note: PE is exactly the stability condition needed
in Lemma 3.

Theorem 2 A difference equation
2k +D=(1-ERLERE ())zR)  (3)

isasymptotically stable for any time-varying vector x(k)
which satisfies the PE condition, if L(z) is s.p.T..

Proof
To prove this theorem, consider the following
discrete-time state-space equation of a scalar pulse-
transfer function
L) =22 =c" (2 -A) b +d,

U(2)
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x(k +1) = Ax(R)+bu(k),
y(k)=c"x(k)+du(k).
By using this state-space equation form, the

difference equation in Equation (3) can then be
represented as

x(k+1)=Ax(k) +b&z(k), )]
y(k) =c"x(k) +d&z(k), (5)
2(k+1) =z(k) - &y. (6)

The transfer function can be calculated as

&: Ty T (o] — A&
200 A& +c (d—-AdE

=(d+c' (A —ADb)ET
:LgT
y(kR)=LE z(R)
zZ(R) =&y (k) = 2(k)—ELE z(R)
=z(k+1)
2(k+1) = z(k)=&y (k)

Consider a Lyapunov function
V(k) =x'(R)Px (k) +lz(R)II. (7)
From the assumption and Lemma 1

AV(R) = V(k+1)-V(k)
<0ifd" llzIP? = llyll>. (8)

From Equations (7) and (8), x(k) and &'(k)z(k)
converge to 0. From this result and Equations (4)-(6),
for sufficiently large k,

2k +1) =z(R)—d&(R)E (R)z (k). ©

Since L(2)iss.p.1., then, d > 0. From the assumption
that &(k) satisfies the PE condition in Equation (2), then,
duetolLemma 1, Equation (9)isasymptotically stable.
Thisimplies that z(k) convergesto 0. Hence, Theorem 2
has been proved.

Note that a special case of Theorem 2 where L(2) =
1 corresponds to Equation (3).

The requirement in Equation (8) can be translated
as “the directinput-output transmission gain d s positive
and sufficiently large”. This clarify the essential
differences between continuous-time and discrete-time
cases. Thisisaspecial feature of discrete-time systems
which makes the requirement relatively complicated.
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The similar requirements are frequently occurred in
many discrete-time control systems literatures®’.

Analysis of the Discrete-Time Feedback Error
Learning

Feedforward adaptive control method without
feedback element

The discussion of the feedback error learning
method (henceforth, it is simply referred as Kawato
scheme), from the viewpoint of adaptive control, is the
main objective of this section. Figure 1 illustrates the
block diagram of Kawato scheme. In this scheme, the
feedforward controller K, is chosen to be identical to
the inverse P! of P if P is known. Since P isunknown,
some adaptive schemes for K, are employed so that K,

converges to P 1.
b A
us(k)
M ek

+'T K1

Fig 1. Discrete-time feedback error learning scheme.

u(l v
P(z)

v

un(k)

Throughout this section, the following assumptions
are applied:

Assumptions

(A1) The plant, P, is stable and has stable inverse
p-.

(A2) The upper bound of the order of P is known.

(A3) [, =1lim __P(2) is assumed to be positive.

(A4) Input signal is bounded and satisfies the PE
condition.

The assumption (Al) is rather restrictive in the
context of control system design. This may be relaxed
without significant difficulty, but in this study, this
assumption is kept in order to focus on the intrinsic
nature of the Kawato scheme. In the context of motor
control, this assumption is not restrictive because the
plantisalways aneuro-muscular system with low order.
This lets the computed torque method, which is
essentially equivalent to constructing an inverse model,
be applicable.

If I, is negative in (A3), the subsequent results are
valid by taking -P(2) instead of P(z). Hence, (A3) is
relaxed to the assumption that the sign of the high
frequency gainis known. For the sake of the simplicity
of exposition, however, (A3) is retained. From the
assumption (A4), itis obvious that &(k) also satisfies PE
condition.
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Parameterization of unknown systems

To handle adaptation, itisimportant to decide how
to parameterize the adaptive system. Throughout this
study, the following parameterization of the unknown
system Q is utilized:

Ek+1) =F&R)+gr(k) (10)
&k +D)=F&, (k) +gu(k) (1)
u(k) =c" (R)E (R)+d" (R)E (R)+1(R)r(k)  (12)

where Fisany stable matrixand gis any vector with
{F,g} being controllable. In Equations (10)-(12), c(k),
d(k) and I(k) are unknown parameters to be estimated.
u(k) and r(k) are the output and the desired output of
this system, respectively. Itiseasy to see thatappropriate
selection of parameters c(k) = ¢, d(k) =d, and I(k) = I
can yield an arbitrary transfer function from r(k) to
u(k).

To see this, let the matrix F and vector g be in a
controllable canonical form:

0 1 0 0 0

0 0 1 0 0
F=|: : : . ,g = (13)

0 0 0o . 1 0

_fl _fz _f3 _fn 1

From (10), (11) , and (12), the transfer function
from r(k) to u(k) is given by

U(z) (U-d"¢, U
Rz | R U-d'g,

Z(U—d%fz] 1
R 1T
U

_ltei(d-F) g
1-d!(21-F) g

L2+ e )2 L+ (il )
2+, —d )+, —d) P

Therefore, any transfer function of degree less than
orequal toncanbe constructed by selecting parameters
¢, d, and I appropriately. The advantage of the
parameterization (10)-(12) is that the unknown
parameters enter linearly in the system description.
The continuous version of this parameterization was
firstly used in adaptive observer®.
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Adaptation law

The same parameterization of the adaptive
feedforward controller K, as in Equations (10)-(12) is
taken.

Sk +1)=F& (k) +gr(k) (15)
&k +1)=F&, (k) +gu(k) (16)
uy (R)=c" (R)& (k) +d" (R)E,(R)+1(R)r(R)  (17)
ulk)=u, () +Kek), (18)

where Fisstable and {F,g} is controllable and e(k) is
the error signal defined as

e(k) =r(k) -u(k).

In the ideal situation,K, is identical to P 1. In that
case, e(k) = 0, u(k) =u, (k) = P(r(k). The true values
¢, dyand [ of c(k), ddé) and I(k), respectively, satisfy

ly+co (2 —F)flg
1-d}(z1-F) g

as given in Equation (14).
The cost function for adaptation is defined as

=P (2) (19)

| I
Jk)==%e (0. (20)
2i=0
The unknown parameters c(k), d(k) and [(k) must be
updated so that the error signal e(k) decreases.
The vector &(k) is defined as,
k) =15 k) L&Y r(RIT. 2D
The usual gradient method givesrise to the updating
rule. Then, the adaptation law of parametersis obtained
as

6k):=[c(R)" dk) 1R,
Ok +1) = 9(k)+Kie(k VE(R),

1

(22)
(23)

where ¢ is a adaptive gain. Note: This is adapted
from the continuous-time adaptation algorithm by using
gradient method presented by Miyamura’.
Define the desired control input u (k) as
u (k) =P(D)r(k).

The adaptation of DTFEL is finally be writen as

&k +1D)=F& (k)+gr(k) 24)
&k +1)=F&, (k) +g (1, () =P (De(R))  (25)
wy () =" (R)E () +d" ()& () +1(Ir(R)  (26)
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ch+1) = c(k)+Kie(k)§l(k),
dk+1) = d<k>+Kie<k>§z<k>, Q7
k+1) = z(k)+K1e(k>r(k>.

By using such the above parameterization algorithm
and adaptation law, together with some control
theorems proved previously, the convergence of DTFEL
system can be proved. The following fundamental result
was established!?.

Theorem 3. Under the assumptions (A1)-(A4), the
feedback error learning method (24)-(27) is
converging, i.e. the controller K, converges to P 1(2)

DTFEL for general plants

For the traditional DTFEL, the controlling plant is
assumed to be stable and stably invertible. In practice,
almost all plants are not in that case. However, there are
many method to relax this assumption.

Feedback adaptive control method for the non-
invertible plant case

In the previous sections, it isassumed that the plant
P(2) has astable inverse P '(z). But most plants do not
have stable inverses. This section considers the case
where P(2) isstrictly proper, i.e. P(z) has positive relative
degree. This section also proposes a method to deal
with this problem by introducing a prefilter W(z) .

When the plant P(z) doesnot have astable inverse,
an approximated inverse P " is introduced as,

P(2)P ()= W(2) (28)

P () =P (2W(2) 29
Using this approximation, the relative degree of

P(2), which is the cause of non-invertibility, is

compensated by the relative degree of W(z2).

Fig 2. The system block diagram described by DTFEL with
prefilter.

245

Then, consider the system illustrated in Figure 2.

This section aims to construct P "(2) = W(2)P '(2)
as a feedforward controller by the scheme of the
feedback error learning method. In the other word, an
adaptive scheme, of the case when a part of the adapted
controller is known, is proposed.

Throughout this section, the following assumptions
are made:

Assumptions

1. The plant P is stable.

2. Theupper bound of the order of P is known.
3. lw =lim___P(2) isassumed to be positive.

4. Prefilter W(2) is given and known.

5. The upper bound of relative degree of P is
known.

The parameterization of the unknown system for
feedforward controller K, is the same as the stable case.
With that parameterization, any transfer function of
degree less than or equal to n,

U@ _ L2+ +e )2+ 4+ (il +¢))
R(2) 2+, —d D+, —d)

(30)
can be constructed by selecting appropriate
parameters.

Since W(z) is known dynamics, parameter in K, are
subjected to some constraints. In other word, because
of the information from W(z), the dimension of
unknown parameters is reduced.

To show the constraintsin the case of relative degree
1 which is corresponded to the concerned servo plant
system, P(z) would be written generally as,

K,(2)=

>

n-1 n-2
+a" + . +a
Select a prefilter with relative degree 1 as
v
W(z)=—> (32)
Z+w,

where w, and v, are known.
Since P(2)W(2) is represented by Equation (14),
then
U(2)
K(e)=—=
R(2)
— U(Z) — lozn + (fnlu +Cn )zykl + C + (flla +Cl )
R(2) 2"+ (f, —d D"+ (f, —d)

v 2" +a "+ +a,

0

2+w, b2" +b, 2" +.. . +b

(33)

n

Comparing the coefficients of both sides, the
following equations are obtained
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fl_dlz_nwl
1
b
f,—d,="2lw 4+
2T 1 1 b1
b b
L=d _ =Ew, += 34)
fnl n-1 blwl bl
b
-d, =w, +-=*
fn n 1 bl

From these relations, itis easy to derive the relation

n-1 .
z()(_wl)J (dj+l _fJ+1): (_Wl)n (35)
J=
This relation is written as
h, h h, .. h_1d0k)~fl1=h,
(36)

where h, are defined recursively as

h =1
hH»l:_Wlhl
h,=0,m<0

where f and d are defined as

f:z[fl fz f3
d=[d, d, d,

The relationship written as Equation (36) tells that
one element of d(k) is determined by other elements of
d(k), i.e. there exists a function &, (d,d,,....d )suchas

d,(k)=¢6d,,d,,....d,). 37

So in this case of rd[P(2)] = 1, the number of free
parameters decreases with one, i.e. the dimensions in
which parameters can move decreases with one.

For the general case that the plant P(z) has relative
degree k (k< n), P(2) would be written generally as,
n—k-1

b ank +bk+1z

p(z)= D +...+b,

2" +a 7" +.. . +a,

(38)

Select a prefilter with relative degree k as

W( Z) — Wk +1

- = w,1=12,..,k+1: known).
AW+,

39
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Assume that P '(2)W(2) is represented as

Sk+D=F& (k) +gr(k) (40)
&k +1)=F& (k) +gu(k) (41)
u(k)=c, & &) +d, &I +1, k), (42)

where Fis givenasbefore. Then, P (2)W(z)is written

as

I +c(aA-F)"

P - e o) 8
1-d,(zI-F) g

_ lwzn + <fnlw + Cw,n )ZYHI +...+ (]rllw + Cw,l)
S, -d, )2 e+ (f —d,)

>

(43)
where
Cw:‘:CW,l Cop t CW,HT’ d :[d dy o dme'

W w,l

Hence, ¢ ,d and [ must satisfy the identity

L2+ (L, +c, )2+ + (S, +c,))
" +(f, —dw’ﬁ)zﬁ*1 +...+(f—d,,)

n—k—1

n—k
_ b2 + b2
taz ™+ +a,

+...+Db,

44
Letf:=1[f, f, f, ... f,]". Theaboveidentity yields
the relation

w, 0 0 [0 |

We, W, 0 :

O bn7k+1/b1 O

fod = w,ow, 0 || b_/b |l w,
L1 ow w, : W,

0 1 W || by/b, :

S s w, | (45

o 0 0 1| W

Let h,i=0,...,n-1beasequence of solutions of
a difference equation

h,+h_w +h_w,+--+h_w,=0. (46)

Using (46), we have
[ho hy by hn-le _dw:i =wih, Awoh, o+ Fwh

47
The difference equation (46) has  independent
solutions hf'”,j =1,..,k;i=0,...,n—Fk as
h = —wh) —w,h?) oo —w, b ik,

po [0 iEi-L i<k,
' 1, i=j-1
Thus, the following equation is obtained
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@ 1 (6]
W
2 o) I A
hé) hf ) hnfl [ _d ]
. . . f W
(k) k (k)
L (|
@) 1 1)
hn—k+1 hil—)kJrZ hn—l Wi
@) ©) T
= hnfkﬂ hn—k+2 hnfl Wi (48)
(k) k (k)
hnkarl hﬁf)mz hnfl 1

Actually, from the selection of h,, the relation (48)
implies

O AN A
10 0 b H) hc
@ 32 ... @
0 1 0 h™ Ky - h5 U_d }
. . . . W
(1) [N A
0 -0 1 hk (+)1 hn—l
m N RO
h’l*k‘*’l h512}?+2 hnfl Wh’
@) @) ... K@
_ W2 2, o || W (49)
() k )
hnfkﬂ hfl—)thZ hnfl 1

Using this relation, we can representd ,d,,...,d, as
affine functions of the rest (n - k) parametersd,  ,....d,.
More precisely, we have affine relations

d(k) = Md(k) + m,
where M isaknown matrix, misaknown vector and
- T S T
d= [dl dz dn} , d= [dkﬂ dk+2 dn]

The parameters d,,d,,...,d, are determined once
d .d aregiven. Hence, itis sufficient to estimate

k+127" N
(n-k) unknowns{ for estimating d.

Adaptation law
Using the result of the previous section, we
construct an adaptation law. From Figure 2, the error
signal e(k) is defined as
e(k) = W()r(k) - y(k).
The unknown parameters c(k), d(k) and [(k) must be
updated so that the error signal e(k) decreases. Let

Ak =[d, d, d, ] =Mdk)+m, (50)
300=[dy o o d,, ]

EW=[& & - & E0=[& & - &
ER =[Gy Egn Gl

b=[c't 3 1], gm=[c 47 1],
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Note that the dimension of the unknown vector
0(k)isnow 2n - kinstead of 2n asin the previous section.
The output of 9(g) given by (12) is written as
u(k)=c" (R () +q " ()E, () +4' (RIE (R)+1(R)r(k)

=c' RER+J (M E)+E,(R)+m' E (R)+R)(R).

Asintheinvertible case, we use the same adaptation
law (23), which can be written as

&)
Ok +1) = () +—| M E (1) + & (k) [e(R).

(51)
1 r(k)

Convergence Proof
The error signal can be rewritten as

e(R) =W (r(k)—P(u(k).

Hence,
uk)=u, (k) =P (e(k),
u, (R) =P (W (r(k).

Then, the adaptive controller is written as
Ek+1D)=F¢& (k) +gr(k) (52)
&R +D)=F& M) +g (u, () =P (e(R))  (53)

uy () =c" ()& (k) +d" ()& R)+1(kIr(k)  (54)

ck+1)

c)+-Ze(R)E (k)
K

1

dk+1)

d(R)+-Ze(R)E, (k)
K, (55)

1) +-Z e () (k).
K

1

Ik +1)

Assume that the true system P 1(2)W(2) is written
as

Z,(k +1) =Fz, (k) +gr(k), (56)
Z,(k +1) =Fz, (k) + gu, (k), (57)
u,(R)=clz,(R)+d] z,(R)+1, r(k). (58)

Then,

() =1, () = (c(k) = c, ) "& (k) + (d(k) — d,, )&, ()
+HI(R) ~1, ) (k) —d (21 - F) 'gP™ (2e(k).

(59)
Here, the following asymptotic relations are used
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& (k) — z,(k)
& (R) = z,(R) —d! (21 = F) 'gP™ (e(k).

The relation (59) is written as

w; (k) = u, (k) = (k)" &(k) —d] (21 — F) 'gP™ (2De(k),

where

y (k) :=0k)— g, (60)

From the relations
u(k) =u, (k) + K e(k),
[P (@elR) + Kye(h) |
=y (k) &)~ d} (21 - F) g™ (2Delk), (61
which resultsin
(G(2)+ K, (2))e(k) =y (R)" E(R), (62)
where
G@)=[1-cl(1-F) g, |P" ().
On the other hand, from (48),
G+ D) =g (k) = Ok + 1) — O(k) = Kilé(k)e(k), 63)

where
&i(k)
El)=|M"E (R)+E (k) |.
r(k)

Itshould be noted that the relation (48) implies that

G(2)= (kw +c, (d —F)flg)W" (2. (6%

Combining (62) with (63) yields

Gk +1)— (k) = Kic,f(k e (k)
- Kif(k NG +K, ) ER) ()
WD) =y EGE+K, | 50 ) (65)
wlke+1) = 1= &R, (DERY Jp k),
where

L a

L@=G@+K ] (66)
1

whichis the same formas (3). According to Theorem

2, the difference equation (65) isasymptotically stable,

if L (2) given by (66)iss.p.r., K, is chosen such that G(z)

+K, iss.p.r. Such K always exists from Definition 2 of
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s.p.1. (See Remark following Lemma 1). If G(2) + K| is
s.p.r.,soisL (2). Thus, the following fundamental result
has been established.

Theorem 4. Under the assumptions (Alw)-(A5w),
the feedback error learning method is converging, i.e.
the controller K, converges to W(z)P "(2).

Robust Discrete-Time Feedback Error Learning
(RDTFEL)

Although DTFEL provides a near perfect tracking
toagiveninputsignal, same asanotheradaptive control
systems, it is very sensitive to noise. Therefore,
improving DTFEL robustness is the main interest of
control problems. To develop such a characteristic, the
additions of anti-fluctuator is needed. The ability of
anti-fluctuator to smoothen the vigourous vibration
from the internal disturbance is avery useful candidate.

Anti-Fluctuator (AF)

The job of Anti-Fluctuator (AF) is to suppress the
internal disturbance of DTFEL. The internal noise occur
frequently from temperature-sensitive components in
the motor orin circuitries. AF, initially proposed by K.
Ohishi, etal."', isan extension to the control system that
aims to cancel or reduce the effect of the disturbance
atthe currentiteration in advance. This can be done by
extracting the value of disturbance from the previous
iteration and subtract it with the input signal to the
plant, P. Therefore, when the disturbance occurs in a
plant, the extracted disturbance from the previous
iteration cancels the new disturbance.

d(k)

Plant

u(k) y(k,
Inverse of Plant
Jr -
Fig 3. Block Diagram of an Anti Fluctuator.
b4
us(k)
3
rk) e(k) y(k)
% » Ki >

Fig 4. Addition of Anti Fluctuator to FEL Diagram.



ScienceAsia 32 (2006)

Mathematical Analysis

The traditional DTFEL scheme is shown in Figure 1.
The idea behinds this control method is to learn and
adapt K,(2) totherealinverse of the plant (P'(2)). The
diagram of the implementation of anti-fluctuator to
DTFELisshownin Figure 3. The process of extraction
involves the plant output as shown in the following
mathematical derivation.

Y(2)=P()[U(2) +D(2) +A(2)] 67

A(Q)=-P(Y(2) + UA(R) (68)

Substitute (68) into (67),

Y(@) =P U@ +D@)+(-P @Y @) +U(R)]

Y(2) = P(2)[ U(2)+D(2)-P™ (Y (2]
Y(2) =2P()U(2) +P(2)D(2)-Y(2)
2Y(2) = 2P(2)U(2) +P(2)D(2).

Y() = P(z)(U(z)+¥j.

Itis obviously seen that AF can reduce the effect of
the disturbance to the output by comparing this to the
case without AF, where the relationship between output
and disturbance is

Y(2) = P(2)(U(2) + D(2)).

In another words, AF increases the system
robustness. Note that AF can be modified by increasing
the gain of the signal passing through the inverse of
plant in feedback path.

Remark for special case of zero-input condition
U(z) = 0, the relationship between output and
disturbance of the system with AF becomes

Y() 1

—==P(2),
D(z) 2
while that of system without AF is
Y
Y& e,
D(z)
Systems Integration

To integrated AF to DTFEL systems, the use of
learning of inverse of a plant, in DTFEL feedforward
controller, isapplied. Thatis the inverse of plantin AF
isidentical to feedforward controllerin DTFEL asshown
inFigure 4.

ResuLts AND DiscussioN

In thissection, the simulation results are illustrated
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to demonstrate the effectiveness of the theoretical
results obtained in this study. Three main simulations
have been done in order to guarantee the mathematical
analysis.

In the first part, the simulation of the traditional
DTFEL with stable and stably invertible plant is
demonstrated. The pulse-transfer function of the
controlling plant is

z+0.2

P(2)= .
z+0.3

1.5

Output
— = = Input

1] p

05F ™

L

>

0 1 2 3 4 5 & 7 8 9 10
time (sec)

Fig 5. The result of the DTFEL system.

In Figure 5, the tracking performance between the
inputsignal r(k) and the output signal y(k) is shown. The
input is represented by a solid line and the output is
represented by a dashed line. This figure show the
convergence of the signal and the comparison of the
tracking performance of the system before adaptation,
from 0 second to about 5.7 seconds, with after
adaptation, from 5.7 seconds to step 10 seconds. It
should be noted that the pulses in the error between
7 seconds and 8 seconds can be considered as the
unusual performance of the input. It is interested that
the system still be stable. Note also that the learning
rate is set to be very low to show the result clearly. In
fact, the adaptation rate is very fast.

For the second part, the DTFEL is extended to
control the strictly proper plant with a relative degree
of 1. The pulse-transfer function of the controlling
plantis 1

P()= ,
z+0.3

and the chosen filter is

W(2)=—

7+0.2°
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T T
— — —Output
— Input |7

L
0 1 2 3 4 5 6 7 8 9 10
time(sec)

Fig 6. The simulation result of the DTFEL system when the
relative degree of Plant is 1.

InFigure 6, the tracking performance between the
inputsignal r(k) and the outputsignal y(k) is shown. This
figure shows the convergence of the signal and the
comparison of the tracking performance of the system
before adaptation, from O to about 5.7 seconds, and
afteradaptation, from 5.7 to 10 seconds. The learning
rateisalso set to be very low to show the result clearly.

Finally, the simulation demonstrates the improved
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Fig 7. Performance of DTFEL with Disturbance.
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Fig 8. Performance of Robust DTFEL with Disturbance.
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controlled system of RDTFEL from the DTFEL alone.
The simulation results of DTFEL in two cases are
presented in this section; DTFEL with disturbance, and
DTFEL with AF (RDTFEL) with disturbance. Each
simulation hasthe same inputand thesame  constant.
The result of DTFEL with disturbance depicted by
Figure 7 confirms that DTFEL performs poorly under
disturbance, as the fluctuated disturbance perturbs
the input to the extent that the input isindistinguishable.

The result of the controlled system improved by
RDTFELisshownin Figure 8. Although fluctuation is
still obvious, the result of the proposed version of
DTFEL has shown a significant improvement in
robustness.

CoONCLUSION

In this study, the “Robust Discrete-Time Feedback
Error Learning” (RDTFEL) is demonstrated. The
mathematics required to analyze the stability of the
DTFEL system where the controlling has stable inverse,
are studied and proved. Not only restricted to stable
and stably invertible plant cases, DTFEL can also be
applied to more general systems. This study shows how
filter makes DTFEL applicable to control anon-proper
plant.

DTFEL proves to be efficient, but its robustness
needs to be improved. This study suggests the method
forrobustness enhancement by providing an additional
anti-fluctuator, which makes DTFEL more practical in
industries where disturbance is inevitable. The
development solves the problem of internal
disturbance, from the ability of anti-fluctuatorand also
smoothen the output signal from DTFEL.

Allnumerical simulation results using MATLAB®
guarantee the mathematical analysis in this study.

Many possible future researches are available. The
stability analysis of DTFEL for the plant with time-delay
will be the future works. Also, the implementation to
the real systems will be done.
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